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1
SYSTEM AND METHOD FOR MITIGATING
THE CLIFF EFFECT FOR CONTENT
DELIVERY OVER A HETEROGENEOUS
NETWORK

TECHNICAL FIELD

This application is directed, in general, to digital commu-
nications and, more specifically, to mitigation of the cliff
effect, which adversely affects the quality of the content being
delivered, or content delivery rates achievable, over a hetero-
geneous digital network.

BACKGROUND

One might expect that the quality of content received over
a digital channel degrades smoothly as channel quality
decreases. In actuality however, the quality of the received
content suddenly and precipitously drops when channel qual-
ity falls below a certain critical point. Those skilled in the art
of digital communications call this the “cliff effect”” Con-
versely (and counterintuitively), if the channel quality is
above the critical point, the quality of the received content is
no better than at the critical point.

While the cliff effect is inherent in digital communications,
it has not presented a practical problem until recently, because
most digital content was heretofore delivered point-to-point
(unicast) over networks having fairly constant channel qual-
ity. Transmitters of point-to-point communications have the
benefit of sensing the characteristics of the channel to be
employed. Based on those characteristics, the transmitters
can use conventional source coding and channel coding tech-
niques to encode the content for those characteristics and
mitigate the cliff effect.

However, today’s digital networks (e.g., dedicated content
distribution networks and mobile and wireless networks) are
tasked with delivering content over diverse channel condi-
tions to heterogeneous users. As a result, the cliff effect has
become a significant impediment to efficient multicast com-
munications. Consequently, when streaming content is simul-
taneously delivered to multiple users, not only do the recipi-
ents whose channel quality is below the critical point receive
unusable streams, the recipients whose channel quality is
above (even significantly above) the critical point receive no
benefit from the enhanced quality of their channels.

SUMMARY

One aspect provides a transmitter for mitigating the cliff
effect for content delivery over a heterogeneous network. In
one embodiment, the transmitter includes: (1) a joint encoder
configured to receive a content unit and generate multiple
quantized representations thereof'and (2) an erasing quantizer
associated with the joint encoder and configured to select,
from uncoded symbols representing the content unit, multiple
subsets of the uncoded symbols. The multiple quantized rep-
resentations and the multiple subsets of the uncoded symbols
are associated to form multiple, independently quantized,
correlated descriptions of the content unit. Two design param-
eters may be employed to control the level of correlation.

Another aspect provides a method of mitigating the cliff
effect for content delivery over a heterogeneous network. In
one embodiment, the method includes: (1) encoding a content
unit to yield a quantized representation of a particular rate, (2)
selecting only a subset of uncoded content unit symbols, (3)
queuing the quantized representation and the subset of
uncoded unit symbols for transmission over anetwork and (4)
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repeating the encoding, selecting and queuing for other
hybrid descriptions to be generated.

Yet another aspect provides a receiver for mitigating the
cliff effect for content delivery over a heterogeneous network.
In one embodiment, the receiver includes: (1) a joint decoder
configured to decode quantized representations extracted
from received descriptions representing a content unit and (2)
a summing junction associated with the joint decoder and
configured to employ at least one uncoded symbol represent-
ing the content unit to compensate for at least one correspond-
ing symbol that the joint decoder failed to decode.

BRIEF DESCRIPTION

Reference is now made to the following descriptions taken
in conjunction with the accompanying drawings, in which:

FIG. 1 is a block diagram of one embodiment of a trans-
mitter, various receivers and a network interposed therebe-
tween in which system or method for mitigating the cliff
effect for content delivery over a heterogeneous network may
operate;

FIG. 2 shows one embodiment of a system for mitigating
the cliff effect for content delivery over a heterogeneous
network;

FIGs. 3A is a mathematical representation of an optimal
quantizer for Gaussian source, at a given rate;

FIG. 3B is a mathematical representation of one embodi-
ment of a joint encoder and joint decoder of FIG. 2 having
optimal quantizers for the Gaussian sources of FIG. 3A;

FIG. 4 is a schematic diagram of a different embodiment of
a system for mitigating the cliff effect for content delivery
over a heterogeneous network, applied to a conventional
video encoder;

FIG. 5 is a graph comparing distortion as a function of
channel quality for the joint decoder based on optimal quan-
tizers, joint decoder based on an erasing quantizer, and joint
decoder based on a hybrid quantizer; and

FIG. 6 is a flow diagram of one embodiment of a method of
mitigating the cliff eftect for content delivery over a hetero-
geneous network.

DETAILED DESCRIPTION

Although the cliff effect has not presented a practical prob-
lem until recently, some attempts have been made to mitigate
it. Some approaches involve multiple encodings. Represen-
tative of these attempts are Microsoft’s Smooth Streaming™
and MIT’s Softcast™. Unfortunately, both Smooth Stream-
ing™ and Softcast™ are of limited use, because they require
exceptional transmission or storage resources. For example,
Smooth Streaming™ requires not only channel quality infor-
mation to be fed back from each receiver to the transmitter but
also abundant storage space to store different versions of the
same content for different channel qualities. Softcast™
requires prohibitively large transmission bandwidth, as each
real-number representation of a pixel requires yet another
number to be sent to the receiver, and no mechanism is pro-
vided to control the rate-distortion tradeoff.

Other approaches focus on adaptive channel coding, such
as those employing hybrid automatic repeat request (HARQ)
techniques. Unfortunately, adaptive channel coding results in
a relatively crude degradation of content reconstruction qual-
ity as channel quality deteriorates. When the content is video
content, adaptive channel coding reduces delay but fails to
improve the picture quality (because source coding deter-
mines picture quality).



US 9,203,427 B2

3

Yet other approaches focus on adaptive source coding,
such as the Scalable Video Coding (SVC) extension of the
well-known IEEE H.264 video compression standard. Adap-
tive source coding employs successive refinement or progres-
sive (multi-layer) coding, all resulting in scalable content
representations of each unit (e.g., a frame of video or segment
of audio or computer data) of content. A single, base-layer
representation and one or more enhanced-layer representa-
tions are generated for each unit. Because the one or more
enhanced-layer representations are dependent upon their cor-
responding base-layer representation, packets containing the
base-layer representations must be received before their cor-
responding enhanced-layer representations if the latter are to
beused. Unfortunately, network congestion frequently delays
the delivery of base-layer packets to the degree that they are
unavailable when needed. Therefore not only is the base layer
for that unit lost, so is any corresponding enhanced layer.

Before describing various embodiments of a system and
method for mitigating the cliff effect for content delivery over
a heterogeneous network, a representative environment will
be shown and described. FIG. 1 is a block diagram of one
embodiment of a transmitter 120, various receivers 140a,
150a, 1604, 170a and a network 130 interposed therebetween
in which system or method for mitigating the cliff effect for
content delivery over a heterogeneous network may operate.
A content source 110 contains content to be transmitted in the
form of multiple descriptions from the transmitter 120 to the
receivers 140a, 150a, 160a, 170a via channels 1405, 1505,
1605,1705 ofthe network 130, each channel corresponding to
a number of “subchannels,” each conveying one description
(quantized representation) of the content. In the illustrated
embodiment, at least some of the receivers 140a, 150a, 160a,
170a are heterogeneous (of different type), and hence
receives, over its channel, a different number of descriptions
than the others. Also in the illustrated embodiment, at least
one of the channels 1405, 15056, 1605, 1705 changes in terms
of quality over time, and, hence, is receiving different number
of descriptions over time, corresponding to a channel com-
posed of a varying number of subchannels.

Introduced herein are various embodiments of a system
and method for mitigating the cliff effect for content delivery
over a heterogeneous network. In general, the various
embodiments employ a joint source-channel coding tech-
nique that carries out multiple-description (MD) coding
based on the channel characteristics. Some embodiments of
the joint source-channel coding technique provide at least a
near-optimal solution for the cliff effect.

The following terms are defined for purposes of this dis-
closure. “Content” is defined as any digital data, including
streaming data, and encompasses analog data converted to
digital form and digital audio, video and computer programs
and data. A “heterogeneous network™ is defined as a network
that includes more than one type of receiver, different access
technologies, different physical mediums of network links,
different distribution layers (e.g., overlay networks, peer-to-
peer networks, content-delivery networks), which can be all
ultimately described by a heterogeneous node upload band-
width. “MD coding” is defined as the use of multiple, inde-
pendently quantized representations to describe a unit of con-
tent (e.g., a frame of video or temporal segment of audio).
Unlike SVC, MD coding yields representations that are self-
contained; there are no base-layer representations upon
which other (e.g., enhanced-layer) representations are depen-
dent.

FIG. 2 shows one embodiment of a system for mitigating
the cliff effect for content delivery over a heterogeneous
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network. The transmitter 120 of FIG. 1 is illustrated in FIG. 2
asincluding a joint encoder 210 and an erasing quantizer 220.

The joint encoder 210 may be any joint encoder configured
to generate multiple quantized representations of the content
unit, each resulting in optimally small distortion for its infor-
mation rate. The joint encoder 210 may alternatively be made
up of multiple instances of a state-of-the-art or later-devel-
oped encoder configured to generate a single quantized rep-
resentation of the content unit. The joint encoder 210 is suited
to encode the content. For example, if the content is a video
stream, the encoder may implement classical video compres-
sion algorithm composed of a linear transform (DCT), a
(non-linear) quantizer and an entropy encoder, or an encoder
based on linear codes (e.g., FFmpeg, QuickTime™ H.264,
Huffyuv or 3ivx).

In general, the erasing quantizer 220 is configured to select,
from the uncoded symbols representing the content unit, mul-
tiple subsets of the uncoded symbols. In various embodi-
ments, the erasing quantizer 220 is configured to erase sym-
bols based on the information rate allocated to it, i.e., the
number of uncoded symbols per description is calculated
according to the rate splitting parameter. The unerased sym-
bols differ from one description to another. In particular, the
erasing quantizer may select multiple blocks of successive
uncoded symbols that are adjacent in the original sequence,
and erase the remaining tail of the sequence. However,
depending on the content and the application, this may cause
deforming artifacts in the content reconstruction, and, hence,
the original sequence is first permuted, and then adjacent
blocks are selected as subsets to be transmitted. Some
embodiments of the erasing quantizer 220 will be described
in detail below.

A unit of content is provided to both the joint encoder 210
and the erasing quantizer 220. As stated above, the joint
encoder 210 is configured to generate multiple quantized
representations of the content unit. The erasing quantizer 220
is configured to erase some symbols and, by this process,
select other symbols.

With continuing reference to FIG. 2, the output of the joint
encoder 210, taking the form of quantized representations, is
provided to respective packets 230. Thus, each packet con-
tains a quantized representation 240 corresponding to a par-
ticular description (i.e., for a particular rate). Likewise, the
output of the erasing encoder 220, taking the form of selected
uncoded content unit symbols, is provided to the respective
packets 230. Thus, each packet contains selected uncoded
content unit symbols 250. Together with corresponding head-
ers 260, the packets contain independently quantized but
correlated descriptions, at given rates, of the content unit
provided to the transmitter 120.

While some embodiments of the system and method pro-
vide descriptions that allow content reconstructions to
improve linearly as further descriptions are taken into
account, other embodiments optimize the descriptions by
tailoring them for likelier channel states.

Some embodiments to be illustrated and described herein
employ descriptions having compression rates based on a
channel quality quantization technique that employs a statis-
tical description of the channel used for delivering the con-
tent. Irrespective of how the compression rates may be deter-
mined, they are then split in two parts: one allocated to the
output of a lossy encoder (which may be an optimal rate-
distortion encoder), and another allocated to uncoded source
symbols. For each description, packets having corresponding
parts bearing the output of the encoder and the uncoded
source symbols are then transmitted over the network to each
receiver.
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Various receivers receive at least some of the packets 230
following transmission over the network. Each of the receiv-
ers may be a different type (e.g., of different aspect ratios,
bitrates, resolutions or “definitions,” as that term is employed
in the television art) or of the same type, but varying over time
(i.e., assuming channel conditions vary over time). In various
embodiments to be illustrated and described, distinct receiv-
ers are employed to model different channel conditions. Each
of' the receivers is configured to reconstruct the content based
on least one of the descriptions.

As FIG. 2 indicates, one representative receiver 140
includes ajoint decoder 270 and a summing junction 280. The
joint decoder 270 is configured to decode one or more of the
descriptions it receives. It is assumed that the descriptions
decoded are appropriate for the type of receiver 140 (as the
header 260 indicates in one embodiment) and are received in
time to employ the content unit described in the descriptions.
Per FIG. 2, the joint decoder 270 is configured to decode the
quantized representation 240 (along with the quantized rep-
resentations of any other decoded descriptions) and provide
its output to the summing junction 280. The summing junc-
tion 280 is associated with the joint decoder 270 and is con-
figured to employ at least one uncoded content unit symbol
(along with one or more corresponding uncoded content unit
symbols of any other received descriptions) to compensate
for at least one corresponding symbol that the joint decoder
failed to decode to yield a reconstruction of the content unit.
The reconstructed content unit may then be played, stored or
otherwise processed as a particular application may dictate.

The joint encoder 210 can be configured (e.g., through
programmable software parameters) in terms of a maximum
number of descriptions m and a rate-splitting ratio x to
achieve operating points close to an optimal rate-distortion
curve over corresponding multiple channel states. In one
embodiment, a statistical description of the states of the chan-
nel (or performance statistics of the network) is employed to
set m and X to converge to at least near-optimal operation
regardless of the current state of the channel or network.

In the following description, attention will be directed to
the symmetric case, in which the rates R associated with
single descriptions are equal to one another, and the distortion
depends on the number of received descriptions only. Hence,
only m distinct receivers (decoders) and m reconstructions
exist for m descriptions. The rate R coincides with the capac-
ity of a subchannel obtained by splitting the maximum avail-
able transmission capacity into m disjoint channels. There-
fore, each description is sent over a disjoint channel,
assuming one exists given the actual transmission capacity.

For each description, the rate R is then split into R, =R/x,
(where x>1) and R,=R-R . Packets are then defined for each
description. In one embodiment to be illustrated and
described, each packet contains both the output of a quantizer
designed optimally in terms of Shannon rate-distortion for the
rate R, and the output of the erasing quantizer. The erasing
quantizer is configured to remove uncoded source symbols
having a probability (1-R,) and leave the remaining (se-
lected) uncoded symbols for transmission in the packets.

The output of the optimal quantizer will be referred to as
the Q output, and the output of the erasing quantizer will be
referred to as the E output. In the illustrated embodiment, the
input of each R, -optimal quantizer is independently quan-
tized from the inputs of R,-optimal quantizers generating
other descriptions, while erasures created by the erasing
quantizers in different descriptions are disjoint. As a result,
each received description contributes to the reconstruction
quality not only because each description likely adds different
uncoded symbols from its E output, but also due to the
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decreased quantization error, as each Q output represents a
distorted but independent (and hence innovative) look at the
source.

Conventional video encoders employ a linear transforma-
tion to project pixels of an image’s macroblock onto a suitable
basis, such that only a small number of significant transform
coefficients well describe the macroblock. Designers of such
encoders define a threshold of significance that, in turn,
defines how many coefficients are kept and what is their
numerical range and precision level (i.e., the number of bits
each coefficient is to represent). One may assume that each
block contains s significant coefficients, and that their preci-
sion is defined by the insertion of our hybrid quantizer
between the transform encoder and entropy encoder. As the
hybrid quantizer is well defined only for binary and Gaussian
sources, “coefficient symbol planes” are created by assem-
bling the i” coefficients from every block into the i” plane

p(i):
PO,

Since the coefficients are decorrelated by the DCT trans-
form, it may be assumed that within a plane all coefficients are
independently and identically distributed (i.i.d.) Gaussian
values:

P ~N(,07).

Hence, before insertion of the hybrid quantizer, some
recombining of DCT coefficients is due.

Multiple video codecs modified in this manner, combined
with erasure quantizers, constitute an embodiment of the joint
hybrid encoder.

FIG. 3A is a mathematical representation of an optimal
quantizer for Gaussian source, at a given rate, and FIG. 3B is
a mathematical representation of one embodiment of a joint
encoder 210 and joint decoder 270 of FIG. 2 having optimal
quantizers for the Gaussian sources of FIG. 3A. The configu-
ration and operation of certain embodiments of the joint
encoder 210 and joint decoder 270 will now be described. In
the illustrated embodiment, the coefficients pj(i) in each plane
i are treated as Gaussian sources (represented in FIGS. 3A
and 3B as a generic variable X), and each of the sources are
quantized m times by optimal Gaussian quantizers 210 for
rate C/m. Here C represents the maximum capacity of the
content delivery medium (channel or network), normalized
for each plane. FIG. 3A indicates that the optimal quantiza-
tion is random, and each description is independently quan-
tized, even though their distortion variance o, is the same and
determined by a minimum mean-square error estimation
(MMSE) and rate-optimal criteria for the per-description dis-
tortion:

2 2

€ ooy
D,=02"%m = S
o2 +0?

At the decoder, if k descriptions have been received the
optimal reconstruction is linear in their sum, and the linear
coefficient is

a2

y_ko'2+o'§'

When the decoder forms the reconstruction of the plane coef-
ficients, the rest of the decoding may be the same as with
conventional systems.
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For the illustrated embodiment of the system, each descrip-
tion is quantized optimally for rate C/mx,x>1, and the quan-
tized descriptions represented as bits. This might incur some
quality loss, but conventional techniques suffer this aw well,
and, as shown in Ziv, “On Universal Quantization,” IEEE
Trans. on Info. Theory, vol. 31, no. 3, 1985, a coding tech-
nique formed by a scalar uniform quantizer followed by
entropy coding yields arate penalty of no more than 0.754 bits
per sample with respect to the R(D) limit. Thus, constraining
the quantizer to be a uniform scalar quantizer should cost no
more then a 0.754/C channel symbols per source symbols.
The bits representing each U, are packed with bits represent-
ing unquantized coefficients pj(i), up to the rate of C/m. In the
illustrated embodiment, this rate ultimately defines the packet
size.

FIG. 4 is a schematic diagram of a different embodiment of
a system for mitigating the cliff effect for content delivery
over a heterogeneous network, applied to a conventional
video encoder. In FIG. 4, X is the binary sequence created by
interleaving uniformly quantized DCT coefficients. The
interleaved bits, which are of length 1, are treated as binary
symmetric sources.

FIG. 5 is a graph comparing distortion as a function of
channel quality for a joint decoder, an erasing quantizer and a
hybrid quantizer. A curve 510 relates distortion for a joint
decoder 0100 optimally quantized descriptions operating on
a content unit. A curve 520 relates distortion for a decoder of
100 disjointly erased subsets of a content unit. A curve 530
relates distortion for a joint decoder of 100 hybrid descrip-
tions operating with a rate-splitting ratio of 16 on a content
unit. [tis apparent that the distortion is reduced in a region 540
of likelier channel states.

FIG. 6 is a flow diagram of one embodiment of a method of
mitigating the cliff eftect for content delivery over a hetero-
geneous network. The method begins in a start step 610. In a
step 620, a content unit is encoded for a particular rate to yield
a quantized representation. In a step 630, only a subset of
uncoded content unit symbols is selected. In a step 640, the
quantized representation and the subset of uncoded unit sym-
bols are queued for transmission and thereafter transmitted
over a network to various receivers. In one embodiment, the
quantized representation and the uncoded unit symbol are
assembled into a packet as a hybrid description and so queued
for transmission. In a decisional step 650, it is determined
whether more hybrid descriptions of that content unit are to be
generated and transmitted. If so, the steps 620, 630, 640 are
repeated as needed for each description. If not, the method
ends in a step 650.

Those skilled in the art to which this application relates will
appreciate that other and further additions, deletions, substi-
tutions and modifications may be made to the described
embodiments.

What is claimed is:
1. A transmitter for mitigating the cliff effect for content
delivery over a heterogeneous network, comprising:

a joint encoder configured to receive a content unit and
generate multiple quantized representations thereof; and

an erasing quantizer associated with said joint encoder and
configured to select, from uncoded symbols represent-
ing said content unit, multiple subsets of said uncoded
symbols,

said multiple quantized representations and said multiple
subsets of said uncoded symbols being assembled into a
packet as a hybrid description of said content unit.
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2. The transmitter as recited in claim 1 wherein said erasing
quantizer is further configured to select multiple permuted
blocks of successive uncoded symbols and erase any remain-
ing uncoded symbols.

3. The transmitter as recited in claim 1 wherein said joint
encoder includes multiple instances of a conventional
encoder configured to generate a single quantized represen-
tation of said content unit.

4. The transmitter as recited in claim 1 wherein said mul-
tiple quantized representations differ from one another in
terms of rate.

5. The transmitter as recited in claim 1 wherein said hybrid
description is optimized for likelier channel states.

6. The transmitter as recited in claim 1 wherein said mul-
tiple subsets of said uncoded symbols differ from one another.

7. The transmitter as recited in claim 1 wherein said mul-
tiple quantized representations are queued for transmission
over disjoint channels in said heterogeneous network.

8. A method of mitigating the cliff effect for content deliv-
ery over a heterogeneous network, comprising:

encoding a content unit to yield a quantized representation
of a particular rate;

selecting only a subset of uncoded content unit symbols;

queuing said quantized representation and said subset of
uncoded content unit symbols for transmission over a
network, wherin said quantized representation and said
subset of uncoded content unit symbols are assembled
into a packet as a hybrid description; and

repeating said encoding, selecting and queuing.

9. The method as recited in claim 8 wherein said selecting
comprises:

selecting multiple permuted blocks of adjacent successive
uncoded symbols; and

erasing any remaining uncoded symbols.

10. The method as recited in claim 8 further comprising
optimizing said hybrid description based on a statistical
description of channel states.

11. The method as recited in claim 8 further comprising
optimizing said hybrid description for likelier channel states.

12. The method as recited in claim 8 wherein said subset of
said uncoded content unit symbols differ from other subsets
of said uncoded unit symbols.

13. The method as recited in claim 10 wherein said repeat-
ing is performed for other hybrid descriptions to be generated.

14. The method as recited in claim 8 wherein said queuing
comprises queuing said quantized representation and said
subset of uncoded content unit symbols for transmission over
disjoint channels.

15. A receiver for mitigating the cliff effect for content
delivery over a heterogeneous network, comprising:

a joint decoder configured to decode quantized represen-
tations extracted from received packets assembled as
hybrid descriptions representing a content unit; and

a summing junction associated with said joint decoder and
configured to employ at least one uncoded symbol rep-
resenting said content unit to compensate for at least one
corresponding symbol that said joint decoder failed to
decode.

16. The receiver as recited in claim 15 wherein said joint
decoder includes multiple instances of a conventional
decoder configured to decode a single one of said quantized
representations at a time.

17. The receiver as recited in claim 15 wherein said at least
one uncoded symbol is multiple subsets of said uncoded
symbols,said multiple subsets differing from one another.
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18. The receiver as recited in claim 17 wherein said mul-
tiple subsets are received over disjoint channels in said het-
erogeneous network.

19. The receiver as recited in claim 15 wherein said content
unit is selected from the group consisting of: 5

a frame of video,

a segment of audio, and

a segment of computer data.
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